Generation of continuously adjustable vehicle models
using symbolic reduction methods

Lars Mikelsons - Thorsten Brandt

Abstract Vehicle dynamics has been an active field of research for many decades. The well-
known single-track model already introduced in 1940 by Riekert and Schunck is still used to
explain fundamental effects in vehicle dynamics such as under- and oversteering. However,
meanwhile also very complex multibody dynamics models exist, which allow very detailed
simulations. On the other hand, real-time computations necessary for active safety and driver
assistance systems are demanded for models of lower complexity. As important effects at
the handling limits are not covered by the linear single-track model, but complex multibody
models cannot be integrated fast enough by electronic control units of safety systems, mod-
els with an adjustable degree of complexity are desired. As an example, model-predictive
control is an upcoming field of application and relies on models that are integrated over the
prediction horizon. Therefore, the selection of an appropriate model is an important task.
The crux of the matter is to make a compromise between computation time and accuracy
of the model having only a rough guess of the accuracy of the model. In this contribution a
systematic approach is proposed. Instead of selecting an existing model, which is supposed
to match requirements in computation time and level of detail, a complex model is reduced
to match the requirements using symbolic model reduction techniques. This approach has
two major advantages: First, the accuracy can be set by the user. Second, the model is con-
tinuously adjustable in its complexity or propagation precision.

Keywords Vehicle models - Model reduction - Symbolic reduction techniques - Real
time - Assistance systems

1 Introduction

Vehicle models are essential for detailed simulation purposes as well as for model-based
control methods applied in modern driver assistance systems. Hence, in the last decades
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much effort was put into the development of adequate vehicle models. Although, for these
two application examples different models are demanded. Certainly, for a detailed simu-
lation a much more complex model will be employed than in the control algorithm of a
driver assistance system which has to run in real-time. Thus, on the one hand simple models
like the single-track model introduced by Riekert and Schunck [10] and on the other hand
complex multibody vehicle models [9] can be found in literature. While the simpler models
cover only fundamental effects like over- and understeering, complex models describe ve-
hicle dynamics very detailed. In-between models reproducing only certain effects in detail
can be found. All of these models have one thing in common: They are designed manually,
depending on the experience and intuition of an engineer. Therefore, this engineer has to
decide which physical effects are taken into account. This choice depends on the estimated
influence on the vehicle dynamics and the available computing power. Especially for the
upcoming field of model-predictive control, the selection of an appropriate model is a hard
task since the models are integrated over the prediction horizon. Due to the limited compu-
tation power of an electrical control unit, the employed model has to be simple enough to
allow for real-time control. Thus, up to now only look-up tables are employed, instead of
physical models. However, upcoming systems like lane keeping assistance use model based
control strategies, which require real-time simulations. In this contribution, a systematic ap-
proach for the generation of models of appropriate complexity is proposed. As opposed to
the classical approach, it is started from a complex model. The reduced model is obtained
from the complex model by the application of symbolic reduction techniques as presented
in [14]. As a major advantage the reduced model is guaranteed to stay within user defined
error bounds (at least for the reduction scenario, as will be shown in the next section). Sym-
bolic reduction techniques were first used in analog circuit design [1] and based on the
DC-analysis of nonlinear analog circuits. These techniques were extended to the reduction
of arbitrary DAE-systems in [13, 14]. Hence, symbolic reduction techniques can be used for
the modeling and design of mechatronic systems [11].

This contribution is structured as follows. In Sect. 2, symbolic reduction techniques are
introduced. Moreover, a new symmetry reduction is presented. Afterwards the vehicle mod-
els which are chosen here as starting models for the reduction process are discussed. These
models are on the one hand a spatial multibody vehicle model and on the other hand a non-
linear single-track model. In Sect. 4, first the reduction algorithm is explained using the
rather simple single-track model as an example. Finally, the complex multibody model is
reduced for different scenarios (initial values, system inputs, parameters). The paper closes
with an outlook and a conclusion in Sect. 5.

2 Symbolic reduction techniques

Many model reduction approaches try to identify slow and fast states in order to project
the system (in general a DAE-system) onto the manifold of the slow states [5] or to ap-
proximate the fast states [3]. Symbolic reduction techniques do not operate on the states of
the mathematical model but on single terms. Hence, instead of identifying fast states, those
manipulations on terms of the system are identified which have only a small influence on
the simulation result. In this context such a manipulation of a term is called a reduction.
Different reduction techniques are for example the cancellation of terms, the substitution of
terms by constants and the linearization of terms. Hence, a reduction is the manipulation
of a certain term by a certain reduction technique. An exception is the symmetry reduction,
which is explained later on. A procedure which measures the influence of those reductions
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Fig. 1 Scheme of the reduction algorithm

on the solution of the system is called ranking [14]. Two different ranking procedures will be
discussed in Sect. 2.2. After the ranking is computed, the terms are sorted in ascending order
with respect to their influence on the solution in order to perform the reductions as long as
the solution of the reduced DAE-system remains within a user-defined error bound &.

A scheme of the symbolic reduction algorithm is shown in Fig. 1 for a chosen reduction
technique. Given a scenario (system inputs, initial states and parameters) and an error bound,
the algorithm starts with the ranking. Here, the influence of all reductions for a chosen
reduction technique onto the solution of the system is estimated. Afterwards it is checked
whether the reductions lead to an error inside the error bounds, beginning with the smallest.
Finally a less detailed model is obtained within the prescribed error bounds results. These
steps are further explained in the next sections. First, the used nomenclature is introduced.
Let

F:2xI—R" (1)
be differentiable, where £2 C R" x R” is an open set and / C R is an interval. Then

F(x,x,1)=0 (2)
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is called DAE-system if % is singular. Furthermore, let F be given in expanded form

li
F(x%0=) t,x%0, 1<i<m, A3)
k=1

where /; is the number of terms in F; and 7, denotes the kth term in F;. Then, each term #,
may again be a function whose argument is a sum of subterms (terms of the second level),
and so on. Consequently, the reduction can be performed on different levels of the DAE-
system. Then the set 7" is the set of all terms in the ith level and ' denotes the set of all
reductions for one reduction technique in the ith level. For « € KC,

F =0 @
is the DAE-system emerging from the reduction «. Then for DAE-systems of the form of (2),
F(x,%,t,u)=0 5)

with system inputs u, a scenario is the set of a vector field defined on the interval I for
the system inputs, the initial values and the parameters. Furthermore, V' (F(x, X, 1), u) is the

solution of (2) computed by a numerical integrator A" at nodes 11, . .., ty. The solution
y= [yy‘] = N(F(x,%,1),u) (6)

consists of two components. In y,, the n,, output variables are contained, while y consists
of the remaining internal variables.

2.1 Reduction techniques

As already mentioned above, possible reduction techniques are the negligence of terms
(Uneg), setting terms to constants (Ueons), linearization of terms (Uj;,), symmetry considera-
tions (Usym) and the simplification of piecewise functions. In this contribution, Upneg, Uconsts
Uiin and Usyy, are chosen in different compositions. Certainly, the easiest manipulation of
a term is its negligence. As shown in (3), each term consists of a function. Choosing lin-
earization as reduction technique, the term (function) under consideration is linearized with
respect to its arguments. Using Ueons fOr each term, a constant has to be chosen. Usually the
mean value throughout the simulation is employed. Clearly, this mean has to be determined
in advance. At first sight, this looks like a drawback, but a reference simulation is essen-
tial for the ranking anyway as will be seen in the next section. However, other values than
the mean value are thinkable. Choosing Usym, at first variables which have similar values
throughout the simulation are sought. Alternatively, variables which are expected to be sim-
ilar can be flagged. For two similar variables, every occurrence of the first variable (or its
derivative) is substituted by the second variable (or its derivative). Consequently, now one
equation can be canceled. A reasonable choice is that equation which leads to smallest error.

2.2 Ranking
In general, a ranking procedure estimates the influence of a reduction on the solution of a

DAE (or ODE) system. In [13], different ranking algorithms are proposed. A reasonable
measure for the influence of a reduction is the error emerging from the reduction. In order to
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get a good estimate of that error, a reference solution y* is required. The crux of the matter
is that the quality of the estimate raises with the duration of the ranking procedure. Hence, a
ranking procedure should be a good compromise between computation time and accuracy.
Mathematically speaking, a ranking procedure R maps two DAE-systems on a real value,
estimating the error between their solutions. Apparently, perfect accuracy can be achieved
by the use of simulations. However, this would lead to very high computation times. Here,
the so-called Residual Ranking and One-Step Ranking will be discussed.

2.2.1 Residual Ranking
Let y* be the reference solution calculated by a numerical integrator N
Yy =N(F). @)
Then
Iy (5), y* (@), @)l <n, (1<i<N) (3)
holds for a prescribed accuracy 1. Hence,

IF*(y* (1), y* (1), u(n) |
Reres (F, K) = (9)
I (y* (23), y* (tn), u(in) 1)

seems to be a good estimate for the error resulting from the reduction « € IC. The Residual
Ranking is a very fast ranking procedure due to its simplicity.

2.2.2 One-Step Ranking

Typically, computing the solution of a DAE-system, at each time step a nonlinear system of
equations is iteratively solved. DASSL, for example, uses the backward difference formulae
(BDF) up to order 5 in order to transform (2) into the nonlinear system of equations

1 J
F| — Xy 1—k> Xnt1, g1 | =0, (10)
Bh k=0

where o and § are the coefficients of the ith order BDF. Furthermore, /# denotes the step-
size and x,, is the solution at 7,,. This nonlinear system of equations is solved using Newton’s
method. The required initial guess is obtained by an extrapolation of the solution of the pre-
ceding time-step. The idea of the One-Step Ranking is to use the reference solution for an
estimation of the difference of the solution of the original and the reduced DAE-systems.
Hence, during the solution of (4), the reference solution y* is used as the initial guess in
Newton’s method at the corresponding time steps. Since not the exact solution but an esti-
mation of the solution of the reduced DAE is required, the number of iterations is limited to
one. This gives the approximate solution ¥ which leads to a ranking value

Rstep(F, K) = ”yzm _/y\oul“- (11)

The One-Step Ranking is more accurate than the Residual Ranking and delivers a good
compromise between accuracy and run-time.
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2.3 Reduction algorithm

In the term-cancellation procedure, the ranking is used to perform as many reductions as pos-
sible, while preserving the desired accuracy. Here, the error emerging from the reductions is
measured only at the n,, output variables. Thus, the error bound & has dimension 74y. To
perform as many reductions as possible, it is beneficial to start with those reductions which
are supposed to lead only to a small error. After choosing a set of reductions C (by choosing
a reduction technique and a level), the ranking list £ is computed, i.e. the ranking values for
all k¥ € IC are calculated and stored in £ together with the corresponding reductions. Then,
the ranking list £ is sorted in ascending order with respect to the ranking value, resulting in
Lsori- Now, one possibility is to check the reductions in the same order as they are stored in
Lsort After each reduction, it has to be verified that the solution of the reduced system y*
stays within the error bound ¢, i.e.

||yc:ut,i - ycl:ul.i ||oc <é& Vi = Mout- (12)

If (12) is not satisfied, « is retracted. For this verification a simulation has to be performed.
Thus, in case of complex systems, many simulations are necessary. However, this method
can be accelerated by the use of clusters [12]. Using clusters, the ranking list Ly is divided
into s disjunct subsets

Lun=Js. (13)

i=l

where
S=I[S,..., 5]l (14)

Each cluster S; contains reductions leading to a similar estimated error (for example, up to
a factor of 10). Now the clusters are checked one after another, beginning with S; contain-
ing the reductions leading to the smallest estimated error. Thus, multiple reductions can be
verified by one simulation. If a cluster S; cannot be verified (the reductions of S; lead to
errors greater than the error bound ¢), S; is divided disjunct into two clusters Si' and Siz.
The term-cancellation procedure then continues with Sik (k = 1,2). The whole reduction
algorithm is shown in Algorithm 1 for a reduction technique ¢/, a ranking procedure R, a
numerical integrator N and a certain level k. Here, for a reduction « € K, «~' undoes the
reduction. There exist different criteria to stop the algorithm. One possibility is to check
only those reductions which have a ranking value lower than a number r™**. However, in
general it is hard to identify a reasonable value for r™* a priori. Another possibility is to

max

stop the algorithm after nf);* failed reductions. Throughout this paper, the second stopping
criterion with ngi* = 15 for the spatial multibody vehicle model in Sect. 4.2 and ngi* =

for the single-track model in Sect. 4.1 is employed. It should be noted that the efficiency of
this algorithm depends strongly on the order of the reductions and therefore on the employed

ranking procedure.
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Algorithm 1 REDUCTION ALGORITHM
Require: DAE-system F, Error Bound &, Scenario u
Ensure: Reduced DAE-system G

You =N (F, u)

G=F
r=REF,K)
ngit =0

Compute S from r
while S # ¢ and ng,; < ngy* do
S =8
S=8\S
forallk € S, do
G=G"
end for
You = N(G, ll)
6‘t,- <~ ”y(l;itli - yout,- ”7 1 = i =< Nout
if &, > ¢ then
for all «; do
G=G"'
Mol = Ngit + 1
end for
if |S;| > 1 then
Divide S; into S! and S?
S=[8},82 8]
end if
end if
end while

3 Vehicle models
3.1 Description of the spatial twin track model

The spatial twin track model covers all six rigid body d.o.f. of the vehicle chassis. The
translational d.o.f. consist of the jerk, the lateral push and the lift. The three rotational d.o.f.
(roll, pitch, yaw) are denoted as 6, ¢ and . Additionally the model has four independent
wheels. Each wheel has a rotational d.o.f. about the wheels axis and a translational d.o.f.
in the vertical direction. The front wheels perform the steering motion. Altogether the twin
track model has 14 d.o.f. The wheels are connected to the chassis with spring- and damper
elements. Moreover, anti-roll bars in the front and the rear of the vehicle are considered. The
chassis and each wheel have corresponding masses and inertia. Change of camber and caster
is neglected at the wheel suspension. The inputs of the model are the steering angle and the
driving torque. The driving torque acts only at the front axle and is distributed equally to the
front tires.

3.1.1 Equation of motion of the twin track chassis

The quantities and parameters describing a twin track model in the x—y plane are shown in
Fig. 2. Here I is the distance between front axle and the center of gravity (CG) and I is
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Fig. 2 Twin track model in the x—y plane

the distance between rear axle and CG. Furthermore, ¢ and ty are the track widths of the
front and rear wheels, respectively. Important quantities for the lateral dynamics are the yaw
angle ¥ and the side slip angle 8, the latter describing the angle between longitudinal axis of
the vehicle and the velocity vector in the x—y plane. It is assumed that the steering angles at
the front tires are equal, and thus 8§ = § = § holds. When driving into a turn, centrifugal
forces act on the CG. The centrifugal force causes a cornering force and the corresponding
side slip angles «; (with i € {FL, FR, RL, RR}). The calculation of the tire force is shown in
the following section. The Newton equation for the vehicle chassis of the twin track model
reads

mi,= Y D Fj +G+Fu, (15)

ie{FL,FR,RL,RR} jei{k,s}

where G is the climbing resistance force and F;yq is the wind resistance force. The calcu-
lation of the horizontal tire forces F, is presented in Sect. 3.1.2, while a detailed derivation
of the vertical suspension forces Fy, is out of scope of this paper. The Euler equation of the
vehicle body reads

0" '+’ x (0 )= Z Z rj xFj, (16)

ie{FL,FR,RL,RR} je(k,s}

where ©" is the inertia tensor of the vehicle body and w" its angular velocity. The vectors r;;
are defined analogously to Fig. 3.
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Fig. 3 Description of the front
left quarter car suspension

spring
Trp

3.1.2 Nonlinear tire model

The stationary tire forces are calculated through the Magic-Formula tire model. This tire
model is based on Pacejka’s Magic Formula [8] and belongs to the non-physical models. The
stationary longitudinal and lateral tire forces are calculated depending on the longitudinal
slip s;, the slip angle «;, the vertical wheel force F;, and the friction coefficient ;. The
relation between the quantities is described by

ot total
F;“tdl 3 én ’ F otal (17)
= | tany 1
F;tat YnOl Ftota

where
tan?(o;
Ft = / Sz(' D Rt S’ Figs (18)
Fref,x,- = Mx SiIl(CX -atan(100 - bxsn,i)) . Fz,-s (19)
. 180
Flet,y; = Ly sinf ¢, - atan Tby -atan(s, ;) | | - Fz;, (20)

Sui =/ tan?(e;) + s? 21

fori € {FL, FR, RL, RR}. Here p,, cx, by, 4y, ¢y, and b, are measured tire parameters. The
dynamic wheel forces are calculated by means of a first-order differential equation which
considers the running-in of the rubber particles of the tire:

Fx,- ‘”" ‘ (Fstat in)
.| = ‘r o . . (22)
in (F Fy;)
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Fig. 4 Vertical and rotational
movement of the wheel

Here r; denotes the radius and w}” the angular velocity of the ith wheel.
3.1.3 Equation of motion of the wheel

As stated before, each wheel possesses a translational d.o.f. which is the compression of
the wheel suspension in the vertical z-direction (see Fig. 4). For this motion the Newton
equation yields

myd,, =F" —F, —m,g i€ {FL, FR RL,RR}, (23)

where F}’ is the contact force, while F;, is the force acting from the suspension onto the
wheel. Furthermore, the wheels have a rotational d.o.f. about the wheel axis (see Fig. 4).
The rotational motion of the front and rear wheels is covered by the Euler Equation

O" -6 =M{ —r;Fy ie{FL,FR,RL,RR}, (24)
where M? is the driving torque at the ith wheel, ©® denotes the inertia of the ith wheel and
F} is the longitudinal tire force.

3.2 Description of the single-track model

For the investigation of lateral dynamics while driving a vehicle into a turn, the two wheels
at one axle can virtually be combined to one wheel element. This wheel element transmits
the combined forces between the axle and the track. The single-track model gained in this
approach is valid up to a lateral acceleration of about 4 m/s?. This model covers three d.o.f.
: the translational motion in x and y directions and the rotation about the yaw axis.
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Fig. 5 Single track model

3.2.1 Equations of motion of the single-track model

All necessary quantities for describing the longitudinal and lateral dynamics of the single-
track model are shown in Fig. 5. The equations of motion then read

(5o | [wC€W +8)Fo +c(¥) Fo =W +8)Fyp —s(Y) Fyp)]
Yea W +8) Fop +5() Fop +c( + 8 Fyp +c(¥) Fyy)
U 57 () Frp + () Fyp) — 1 Fyp)
or a7 (Ma = r(c(8) Fyp — () Fyp))
op | = — o1 Frg , (25)
o, F2EL (3 — Fop)
Fyy o = F)
Fy rerl (Ft— F)
L OYR_ L %(F;;at_FyR) a

where the abbreviations
c=cos and s=sin

are used. The tire forces are calculated in the same manner as for the twin track model (see
(17)—(22)), while the vertical forces and the slip are calculated by

I, l .
F,=-mg— TZ(COS(S)FXF —sin(8) Fy,) + Fip, (26)

F l

l I
F.,=-Lmg+ f(FxF + Fip)s 27)

ZR l
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Table 1 Parameters of the single-track model

SYMBOL VALUE DESCRIPTION
l 2.7m Length of the vehicle
ly 1.25m Distance from the front axle to CG
I 1.35m Distance from the front axle to CG
17 0.6 m Distance from the ground to the CG
r 0.295 m Radius of the tires
m 1200 kg Mass of the vehicle
oK 2400 kg-m2 Vehicle moment of inertia
ov 1.7 kg-m2 Wheel moment of inertia
o* 0.0l m Relaxation length
oY 0.2m Relaxation length
g 9.81 m/s? Gravity
Mxs [y 0.9 Friction coefficients in the tire model
Cx,Cy,bx, by 1.05,0.3,1.5,0.15 Tire model parameters
Vep = COS(Y + 8) Gicg — L sinyy) + sin(y +8) (g + v cos ), (28)
Uy, = = sin(Y + 8) (kg — Ly sinyy) + cos(y +8)(Yeg + 1 cos ), (29)
Vs = €08(Y) (e + LY sin ) + sin(y) (Yeg — LY cos ¥), (30)
Vyp = —sin(y) (kg + LY sin ) + cos(¥) (yeg — L cos ), (3D
Vyx, — Frw;
§i= (32)
max(lrwi |7 |vxi |)
Uy
o; = — arctan , (33)
[ro]

0 = 1an2(@) + 52, (34)

fori € {F, R}. The parameters of the single-track model are listed in Table 1.

4 Results

The reduction algorithm is implemented in MATLAB using the Maple Toolbox for MAT-
LAB. Models can be imported using a MathML interface. After choosing the output vari-
ables, the error bound, the reduction technique(s) and the ranking procedure, the algorithm
runs fully automated. Inside the algorithm the equations are treated as tree-like structures
in order to manipulate any term or subterm. The residual functions for the simulations are
generated as C-code using the Maple code export and compiled as MATLAB mex-files to
accelerate the evaluation. The emerging DAE-systems are solved either using IDAS of the
SUNDIALS package which is a C implementation of DASPK [2, 6] and offers a MATLAB
interface or the MATLAB built-in solver odel5i. The time that is needed depends highly
on the chosen model, the ranking procedure and the reduction technique. Here, the reduc-
tion technique has a big influence, since linearization and setting to constants needs a newly
compiled residual function for every simulation, while cancellation of terms works with only
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one simulation file. Moreover, the generation and compilation of the residual function are
much slower compared to commercial tools like Dymola. All calculations presented here
are performed on a 1.8 GHz laptop.

4.1 Reduction of the single-track model

In this section, the single-track model presented in Sect. 3.2 is reduced in order to explain the
reduction algorithm clearly. Since one cannot expect many reductions choosing cancellation
of terms as reduction technique, the linearization of terms is chosen. The scenario is a com-
bination of an accelerated straight-ahead travel and a double lane change. More precisely,
the vehicle is accelerated in the first 8 seconds from 8 to 17.5 m/s followed by a double lane
change lasting 20 seconds. The output variables are chosen to be the longitudinal veloc-
ity Xcg, the lateral velocity ycc and the yaw velocity 1/}Cg. In the following, the single-track
model is first reduced for two different ranking procedures using the same error bound. After
that, one of the already reduced models is further reduced raising the error bound. In order to
compare the efficiency of the models, the number of floating point operations (FLOPs) for
one integration step is determined. As integration algorithm the semi-implicit Euler method
is chosen, since it is widely used for real-time simulations. One integration step with the
semi-implicit Euler method requires one evaluation of the right-hand side, one evaluation of
the Jacobian and the solution of a system of linear equations. This gives 34551 FLOPs for
the original single-track model.
In a first step, the error bound is set to 1.5%. Using the Residual Ranking leads to

_XCG_ —é(FXF + Fiyp _(w"'(S)F)w — ¥ Fy)T]
j’.CG %((1//+8)FW+1//'FXR+FYF+F>’R)
v a: (@ Fup + Fy) =1 Fyp)
r a7 (Mg —r(Fyp =8 Fy,))
ir | = —ar Fu : (35)
Fyp EREL (P — Fyp)
Py LB = Fyy)
Fay R = Fa)
el L Lkl (3t — F) ]

Moreover, the calculation of the steady-state tire forces reduces to

stat Si \F total
F Xj — | sni ! (36)
Foat | T [ Y, F_total >

Yi Sn.i t

where
total tan(aF) el 2 S% 2
FF = 2 : FrefA,yF + 2 Fref,xF’ (37)
Sn,F sn.F
2 2
o N
total __ R 2 R 2
FR - 2 Fref.yR + 2 Fref,xR’ (38)
n,R Sn,R

Fref,xF = Ux Sln(loo . bexsn,F) . szs (39)
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Fref,xR =100- chxbxsn,R : FzRa (40)
180
Fret,yy, = IyCy - atan 71% “SuF ) Fops 41
. 180
Flef,yp = My sin| ¢ - atan 7by “Sur | ) Fegs (42)
o = -, (43)
|ra; |

Sui =0 + 52, (44)

for i € {F, R}. The calculation of the vertical forces, the velocities and the longitudinal slip
remains the same as in (26)—(33). It can be seen that the steering and yaw angle are linearized
in the equations of motion, but not for the calculation of the velocities at the front and the
rear. Additionally, the tire model is already simplified. This reduced model requires only
19116 FLOPs.

In the next step the same reduction is performed once again, but this time using the One-
Step Ranking. In this case the model is the same as the previously reduced model except for
some equations. The second line of (35) gets

. 1 .
Voo == E(sm(w +8F, +v - Fo, +Fy,, +Fy), 45)

while (37), (39) and (42) become

total o St
FFOa =4 2 Frzef,vF + 2_Frzef.x1:7 (46)
Sn.F i Sn,F
Fref.xp =100- chxbxsn,F . sz7 (47)
180
Fret,ypz = IyCy - atan Tby “Sur |- Fop- (48)

Furthermore, this time (28) and (30) are reduced to

Uy = COS(Y + 8) (e — LW sin ) + (¥ + 8) (Yeg + 1y cos ), (49)
Vs = cos(W) (icg + Ly sin ) + v - (g — LY cos ). (50)

This new model requires only 14746 FLOPs for one integration step using the semi-implicit
Euler method. Hence, the One-Step Ranking was more efficient in this case. Although this
result cannot be generalized, in most cases the One-Step Ranking is more efficient due to
the more accurate ranking list. However, the big drawback of the One-Step Ranking can
be seen when looking at the run-times of the algorithms. While the whole reduction using
the Residual Ranking takes about 15 minutes, the reduction algorithm using the One-Step
Ranking needs about 50 minutes.

In a last step the error bound is raised to 5%. Using the Residual Ranking, the equa-
tions of motion are the same as in (35). The calculation of the steady-state tire forces is
performed in the same way as for the reduced model using the One-Step Ranking. However,
the calculation of the velocities at the front and the rear reduces to

Vep = (g — L sin) + (¥ +8) Gieg + Ly cos ), (G
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Vyp = —( 4+ 8) (e — L sinyr) 4 cos(¥ + 8) (Jeg + L cos ), (52)
Vep = (Xco + Lrsing) + v - (e — L cos ), (53)
Uy = =V - (g + LY sing) + cos(¥) (Yeg — Ly cos ). (54)

Note that this model is not the linear single-track model, although it is similar. It requires
only 11908 FLOPs for one integration step, which is approximately one third of the required
FLOPs for the original model. Obviously, the quality of the reduced models depends on the
error bound, the reduction technique and the ranking.

4.2 Reduction of the twin track model

In this section, the spatial twin track model presented in Sect. 3.1 is selected as the starting
model. The parameters of the model are chosen in order to match a medium-class vehicle.
The reduction is performed for different scenarios, covering a cornering maneuver, an ac-
celerated cornering maneuver and a double lane change. Negligence of terms and symmetry
considerations are used as reduction techniques, while the One-Step Ranking as well as
the Residual Ranking are applied for the computation of the ranking list. The yaw rate and
the lateral acceleration are chosen as output variables since they represent the significant
dynamic behavior. In the next sections the reduced models are presented. The speed-up is
approximately a factor of six for all three scenarios.

4.2.1 Accelerated cornering maneuver

As a first attempt, the spatial twin track model is reduced for an accelerated cornering ma-
neuver. The steering angle at the front wheels is continuously raised from 0° to 1° within
the first second of the maneuver. The whole maneuver lasts 10 seconds. Starting from an
initial velocity of 12 m/s, the vehicle is accelerated with a driving torque of 490 N m. The
reduction algorithm started using the negligence of terms as reduction technique with an er-
ror bound of 10% and finished with symmetry considerations using an error bound of 15%.
Moreover, the One-Step Ranking was employed as ranking procedure. After the negligence
of terms, the vertical movement of the wheels is vanished as well as yaw- and roll move-
ment. Therefore, at this step a planar twin track model is at hand. In the second step, it is
checked whether similar variables can be replaced by only one variable. In this example, the
pairs of variables to be checked were marked for the algorithm. These symmetry consider-
ations end up with a single-track model. Moreover, the number of d.o.f. is reduced to five.
The tire forces are now calculated using a simplified Magic Formula, since some subterms
are neglected. The resulting yaw rate and lateral acceleration are plotted in Figs. 6 and 7.
Figure 6 indicates that the error becomes smaller as the simulation time rises. This effect is
due to two reductions which lead to errors in opposite directions. In the beginning the influ-
ence of the first reduction is superior to the influence of the second reduction and thus the
lateral acceleration of the reduced model is lower than the lateral acceleration of the original
model. After some time the influence of the second reduction grows and the error becomes
smaller. Consequently, for simulation times longer than 10 seconds, the lateral acceleration
of the reduced model would be higher than the lateral acceleration of the spatial twin track
model. The same effect can be seen in Fig. 7. However, here the influence of the second
reduction gets superior after approximately six seconds. The original and the reduced model
are shortly summarized in Table 2.
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Fig. 6 Lateral acceleration of the twin track model and the reduced model for the accelerated cornering
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Fig. 7 Yaw rate of the twin track model and the reduced model for the accelerated cornering maneuver

4.2.2 Cornering maneuver

The second scenario is very similar to the first one. The only difference is in the driving
torque. While the cornering maneuver of the previous section was performed with a driving
torque of 490 N m, this time the driving torque is set to zero during the whole simulation.
Also, the reduction algorithm stays nearly unchanged. Only the One-Step Ranking was ex-
changed by the Residual Ranking. The Residual Ranking leads to a reduction result which
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Table 2 Comparison of the original and the reduced model for the accelerated cornering maneuver

VEHICLE MODEL DEGREES OF FREEDOM SCHEMATIC REPRESENTATION

Spatial Twin Track Model ~ d.o.f.: 14

— Three Translational

— Roll, Pitch, Yaw

— Rotation of the wheels

— vertical movement of the
wheels

Reduced Model dof.:5

— Two Translational
- Yaw [o] : o] |
— Rotation of the wheels

0.14

0.12

0.1
0.08

0.06

Yaw rate [rad]

0.04

0.02

— Twin Track Model
=== Reduced Model 7

20.02 | | | | | | | | |
0 1 2 3 4 5 6 7 8 9 10

Time [s]

Fig. 8 Yaw rate of the twin track model and the reduced model for the cornering maneuver

differs from the result of the previous section as can be seen in Figs. 8 and 9. That may
be astonishing at first sight. However, the Residual Ranking may produce a less reasonable
ranking list (reductions sorted by their ranking values). If the error estimated by Residual
Ranking is small, then the real error will be small as well. The opposite is not true in general.
More precisely, a reduction might cause a high ranking value, although the real error emerg-
ing from that reduction is quite small [14]. Consequently, the ranking list for the Residual
Ranking may be completely different from the ranking list of the One-Step Ranking. Hence,
the reductions are checked in a different order and thus different reductions are performed.
Here the error bound was again set to real values representing approximately 15%. As in
the previous example, the vertical motion of the wheels vanishes. Nevertheless, the angular
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Fig. 9 Lateral acceleration of the twin track model and the reduced model for the cornering maneuver

velocity of the rotations about the x and y axes remains, while the angles get decoupled
from their derivatives and stay constant. Moreover, this time the result is not a single-track
model. Using the Residual Ranking, the negligence of terms leads to a model which has a
quite asymmetric shape. Hence, symmetry considerations lead to a union of the tire forces
in x-direction and to the union of the rotational motion of the front wheels. The tire forces in
y direction and the rotational motion of the rear wheels are still calculated separately. There-
fore, the reduced model has 8 d.o.f., since this time the rotation of three wheels remains as
well as pitch and roll motion (in some sense). A scheme of the reduced model in the x—y
plane is shown in Fig. 10. In order to obtain results which are easier to interpret, one should
either use the One-Step Ranking or perform the symmetry reduction before the negligence
of terms. In this contribution the order of the reduction techniques was chosen the other way
round for performance reasons.

4.2.3 Double lane change

The third scenario examined here is a double lane change at a velocity of 12 m/s. For per-
formance reasons, again the Residual Ranking was employed. Furthermore, an error bound
of approximately 20% is used. In contrast to the second example, here the Residual Rank-
ing gives good estimates of the real error produced by the reductions. The negligence once
again cancels out the vertical motion of the four wheels. This time, additionally roll and
pitch motion vanishes. Moreover, the model maintains its symmetry during the first step of
the reduction. Hence, the symmetry reduction merges the tire forces in x and y directions as
well as the rotational motion of the front and rear tires. Therefore, the result of the reduction
is a vehicle model with only one track and five d.o.f. Thus, it is similar to the result of the
first example. However, here more terms of the tire model are preserved. The resulting yaw
rate and lateral acceleration are presented in Figs. 11 and 12, respectively.
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Fig. 10 Reduced model in the x—y plane
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Fig. 11 Yaw rate of the twin track model and the reduced model for the double lane change
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Fig. 12 Lateral acceleration of the twin track model and the reduced model for the double lane change

5 Conclusion and outlook

In this contribution, a new systematic approach for the generation of vehicle models is pro-
posed. Moreover, four examples are given. The results obtained cover conventional models
(Sects. 4.2.1 and 4.2.2) as well as non-conventional vehicle models (Sect. 4.2.3). It was seen
that while the Residual Ranking is beneficial in computation time, the One-Step Ranking
delivers more accurate results. In the near future the algorithm will be implemented as a
plug-in for the Open Modelica compiler [4] in order to reduce run-time. Moreover, the al-
gorithm will be extended in order to generate models that can be simulated in real time on
a predefined real-time target. Hence, not an error bound is given, but the real-time hardware
and the real-time cycle. First, results are presented in [7]. Furthermore, a new ranking proce-
dure based on the adjoint sensitivity analysis will be implemented. Last but not least, it may
be of interest to protect some terms from being removed by the reduction algorithm. Having
a vehicle model coupled with an ESP at hand, the question for the required complexity of the
vehicle model to examine the ESP arises. Hence, the ESP should be protected from being
simplified. That feature (Modular Reduction) will also be integrated into the algorithm in
the future.

References

1. Borchers, C.: Symbolic behavioral model generation of nonlinear analog circuits. IEEE Trans. Circuits
Syst. II, Analog Digit. Signal Process. 45(10), 1362-1371 (1998)

2. Brenan, K.E., Campbell, S.L.V., Petzold, L.R.: Numerical solution of Initial-Value Problems in
Differential-Algebraic Equations. Society for Industrial Mathematics, Philadelphia (1996)

3. Burgermeister, B., Arnold, A., Eichberger, A.: Smooth velocity approximation for constrained systems in
real-time simulation. In: Proceedings of the ECCOMAS Thematic Conference in Multibody Dynamics,
Warsaw, Poland (2009)



Generation of continuously adjustable vehicle models using symbolic 173

13.

14.

Fritzson, P., Aronsson, P, Bunus, P., Engelson, V., Saldamli, L., Johansson, H.: The open source Model-
ica project. In: Proceedings of the 2nd International Modelica Conference, Oberpfaffenhofen, Germany
(2002)

Gorban, A.N., Kazantzis, N., Kevrekidis, I.G., Ottinger, H.C., Theodoropoulos, C.: Model Reduction
and Coarse-Graining Approaches for Multiscale Phenomena. Springer, Berlin, Heidelberg (2006)
Hindmarsh, A.C., Brown, P.N., Grant, K.E., Lee, S.L., Serban, R., Shumaker, D.E., Woodward, C.S.:
SUNDIALS: suite of nonlinear and differential-algebraic equation solvers. ACM Trans. Math. Softw.
31(3), 363-396 (2005)

Mikelsons, L., Ji, H., Brandt, T., Lenord, O.: Symbolic model reduction applied to real-time simulation
of a construction machine. In: Proceedings of the 7th International Modelica Conference, Como, Italy
(2009)

Pacejka, H.B.: Tyre and Vehicle Dynamics. Butterworth-Heinemann, Oxford (2006)

Popp, K., Schiehlen, W.: Ground Vehicle Dynamics. Springer, Berlin, Heidelberg (2010)

Riekert, P., Schunck, T.: Zur Fahrmechanik des gummibereiften Kraftfahrzeugs. Arch. Appl. Mech.
11(3), 210-224 (1940)

. Sommer, R., Halfmann, T., Broz, J.: Automated behavioral modeling and analytical model-order reduc-

tion by application of symbolic circuit analysis for multi-physical systems. Simul. Model. Pract. Theory
16(8), 1024-1039 (2008)

. Wichmann, T.: Computer aided generation of approximate DAE systems for symbolic analog circuit

design. J. Appl. Math. Mech. 81, 633-644 (2000)

Wichmann, T.: Transient ranking methods for the simplification of nonlinear DAE systems in analog
circuit design. Proc. Appl. Math. Mech. 2(1), 448-449 (2003)

Wichmnann, T.: Symbolische Reduktionsverfahren fiir nichtlineare DAE-Systeme. Ph.D. thesis, Tech-
nische Universitit Kaiserslautern, Germany (2004)



	Generation of continuously adjustable vehicle models using symbolic reduction methods
	Abstract
	Introduction
	Symbolic reduction techniques
	Reduction techniques
	Ranking
	Residual Ranking
	One-Step Ranking

	Reduction algorithm

	Vehicle models
	Description of the spatial twin track model
	Equation of motion of the twin track chassis
	Nonlinear tire model
	Equation of motion of the wheel

	Description of the single-track model
	Equations of motion of the single-track model


	Results
	Reduction of the single-track model
	Reduction of the twin track model
	Accelerated cornering maneuver
	Cornering maneuver
	Double lane change


	Conclusion and outlook
	References



<<
  /ASCII85EncodePages false
  /AllowTransparency false
  /AutoPositionEPSFiles true
  /AutoRotatePages /None
  /Binding /Left
  /CalGrayProfile (Gray Gamma 2.2)
  /CalRGBProfile (sRGB IEC61966-2.1)
  /CalCMYKProfile (ISO Coated v2 300% \050ECI\051)
  /sRGBProfile (sRGB IEC61966-2.1)
  /CannotEmbedFontPolicy /Error
  /CompatibilityLevel 1.3
  /CompressObjects /Off
  /CompressPages true
  /ConvertImagesToIndexed true
  /PassThroughJPEGImages true
  /CreateJDFFile false
  /CreateJobTicket false
  /DefaultRenderingIntent /Perceptual
  /DetectBlends true
  /DetectCurves 0.0000
  /ColorConversionStrategy /sRGB
  /DoThumbnails true
  /EmbedAllFonts true
  /EmbedOpenType false
  /ParseICCProfilesInComments true
  /EmbedJobOptions true
  /DSCReportingLevel 0
  /EmitDSCWarnings false
  /EndPage -1
  /ImageMemory 1048576
  /LockDistillerParams true
  /MaxSubsetPct 100
  /Optimize true
  /OPM 1
  /ParseDSCComments true
  /ParseDSCCommentsForDocInfo true
  /PreserveCopyPage true
  /PreserveDICMYKValues true
  /PreserveEPSInfo true
  /PreserveFlatness true
  /PreserveHalftoneInfo false
  /PreserveOPIComments false
  /PreserveOverprintSettings true
  /StartPage 1
  /SubsetFonts false
  /TransferFunctionInfo /Apply
  /UCRandBGInfo /Preserve
  /UsePrologue false
  /ColorSettingsFile ()
  /AlwaysEmbed [ true
  ]
  /NeverEmbed [ true
  ]
  /AntiAliasColorImages false
  /CropColorImages true
  /ColorImageMinResolution 150
  /ColorImageMinResolutionPolicy /Warning
  /DownsampleColorImages true
  /ColorImageDownsampleType /Bicubic
  /ColorImageResolution 150
  /ColorImageDepth -1
  /ColorImageMinDownsampleDepth 1
  /ColorImageDownsampleThreshold 1.50000
  /EncodeColorImages true
  /ColorImageFilter /DCTEncode
  /AutoFilterColorImages true
  /ColorImageAutoFilterStrategy /JPEG
  /ColorACSImageDict <<
    /QFactor 0.40
    /HSamples [1 1 1 1] /VSamples [1 1 1 1]
  >>
  /ColorImageDict <<
    /QFactor 1.30
    /HSamples [2 1 1 2] /VSamples [2 1 1 2]
  >>
  /JPEG2000ColorACSImageDict <<
    /TileWidth 256
    /TileHeight 256
    /Quality 10
  >>
  /JPEG2000ColorImageDict <<
    /TileWidth 256
    /TileHeight 256
    /Quality 10
  >>
  /AntiAliasGrayImages false
  /CropGrayImages true
  /GrayImageMinResolution 150
  /GrayImageMinResolutionPolicy /Warning
  /DownsampleGrayImages true
  /GrayImageDownsampleType /Bicubic
  /GrayImageResolution 150
  /GrayImageDepth -1
  /GrayImageMinDownsampleDepth 2
  /GrayImageDownsampleThreshold 1.50000
  /EncodeGrayImages true
  /GrayImageFilter /DCTEncode
  /AutoFilterGrayImages true
  /GrayImageAutoFilterStrategy /JPEG
  /GrayACSImageDict <<
    /QFactor 0.40
    /HSamples [1 1 1 1] /VSamples [1 1 1 1]
  >>
  /GrayImageDict <<
    /QFactor 1.30
    /HSamples [2 1 1 2] /VSamples [2 1 1 2]
  >>
  /JPEG2000GrayACSImageDict <<
    /TileWidth 256
    /TileHeight 256
    /Quality 10
  >>
  /JPEG2000GrayImageDict <<
    /TileWidth 256
    /TileHeight 256
    /Quality 10
  >>
  /AntiAliasMonoImages false
  /CropMonoImages true
  /MonoImageMinResolution 600
  /MonoImageMinResolutionPolicy /Warning
  /DownsampleMonoImages true
  /MonoImageDownsampleType /Bicubic
  /MonoImageResolution 600
  /MonoImageDepth -1
  /MonoImageDownsampleThreshold 1.50000
  /EncodeMonoImages true
  /MonoImageFilter /CCITTFaxEncode
  /MonoImageDict <<
    /K -1
  >>
  /AllowPSXObjects false
  /CheckCompliance [
    /None
  ]
  /PDFX1aCheck false
  /PDFX3Check false
  /PDFXCompliantPDFOnly false
  /PDFXNoTrimBoxError true
  /PDFXTrimBoxToMediaBoxOffset [
    0.00000
    0.00000
    0.00000
    0.00000
  ]
  /PDFXSetBleedBoxToMediaBox true
  /PDFXBleedBoxToTrimBoxOffset [
    0.00000
    0.00000
    0.00000
    0.00000
  ]
  /PDFXOutputIntentProfile (None)
  /PDFXOutputConditionIdentifier ()
  /PDFXOutputCondition ()
  /PDFXRegistryName ()
  /PDFXTrapped /False

  /Description <<
    /CHS <FEFF4f7f75288fd94e9b8bbe5b9a521b5efa7684002000410064006f006200650020005000440046002065876863900275284e8e5c4f5e55663e793a3001901a8fc775355b5090ae4ef653d190014ee553ca901a8fc756e072797f5153d15e03300260a853ef4ee54f7f75280020004100630072006f0062006100740020548c002000410064006f00620065002000520065006100640065007200200035002e003000204ee553ca66f49ad87248672c676562535f00521b5efa768400200050004400460020658768633002>
    /CHT <FEFF4f7f752890194e9b8a2d7f6e5efa7acb7684002000410064006f006200650020005000440046002065874ef69069752865bc87a25e55986f793a3001901a904e96fb5b5090f54ef650b390014ee553ca57287db2969b7db28def4e0a767c5e03300260a853ef4ee54f7f75280020004100630072006f0062006100740020548c002000410064006f00620065002000520065006100640065007200200035002e003000204ee553ca66f49ad87248672c4f86958b555f5df25efa7acb76840020005000440046002065874ef63002>
    /DAN <>
    /ESP <>
    /FRA <>
    /ITA <>
    /JPN <>
    /KOR <FEFFc7740020c124c815c7440020c0acc6a9d558c5ec0020d654ba740020d45cc2dc002c0020c804c7900020ba54c77c002c0020c778d130b137c5d00020ac00c7a50020c801d569d55c002000410064006f0062006500200050004400460020bb38c11cb97c0020c791c131d569b2c8b2e4002e0020c774b807ac8c0020c791c131b41c00200050004400460020bb38c11cb2940020004100630072006f0062006100740020bc0f002000410064006f00620065002000520065006100640065007200200035002e00300020c774c0c1c5d0c11c0020c5f40020c2180020c788c2b5b2c8b2e4002e>
    /NLD (Gebruik deze instellingen om Adobe PDF-documenten te maken die zijn geoptimaliseerd voor weergave op een beeldscherm, e-mail en internet. De gemaakte PDF-documenten kunnen worden geopend met Acrobat en Adobe Reader 5.0 en hoger.)
    /NOR <>
    /PTB <>
    /SUO <>
    /SVE <>
    /ENU (Use these settings to create Adobe PDF documents best suited for on-screen display, e-mail, and the Internet.  Created PDF documents can be opened with Acrobat and Adobe Reader 5.0 and later.)
    /DEU <FEFF004a006f0062006f007000740069006f006e007300200066006f00720020004100630072006f006200610074002000440069007300740069006c006c0065007200200037000d00500072006f006400750063006500730020005000440046002000660069006c0065007300200077006800690063006800200061007200650020007500730065006400200066006f00720020006f006e006c0069006e0065002e000d0028006300290020003200300031003000200053007000720069006e006700650072002d005600650072006c0061006700200047006d006200480020>
  >>
  /Namespace [
    (Adobe)
    (Common)
    (1.0)
  ]
  /OtherNamespaces [
    <<
      /AsReaderSpreads false
      /CropImagesToFrames true
      /ErrorControl /WarnAndContinue
      /FlattenerIgnoreSpreadOverrides false
      /IncludeGuidesGrids false
      /IncludeNonPrinting false
      /IncludeSlug false
      /Namespace [
        (Adobe)
        (InDesign)
        (4.0)
      ]
      /OmitPlacedBitmaps false
      /OmitPlacedEPS false
      /OmitPlacedPDF false
      /SimulateOverprint /Legacy
    >>
    <<
      /AddBleedMarks false
      /AddColorBars false
      /AddCropMarks false
      /AddPageInfo false
      /AddRegMarks false
      /ConvertColors /ConvertToRGB
      /DestinationProfileName (sRGB IEC61966-2.1)
      /DestinationProfileSelector /UseName
      /Downsample16BitImages true
      /FlattenerPreset <<
        /PresetSelector /MediumResolution
      >>
      /FormElements false
      /GenerateStructure false
      /IncludeBookmarks false
      /IncludeHyperlinks false
      /IncludeInteractive false
      /IncludeLayers false
      /IncludeProfiles true
      /MultimediaHandling /UseObjectSettings
      /Namespace [
        (Adobe)
        (CreativeSuite)
        (2.0)
      ]
      /PDFXOutputIntentProfileSelector /NA
      /PreserveEditing false
      /UntaggedCMYKHandling /UseDocumentProfile
      /UntaggedRGBHandling /UseDocumentProfile
      /UseDocumentBleed false
    >>
  ]
>> setdistillerparams
<<
  /HWResolution [2400 2400]
  /PageSize [595.276 841.890]
>> setpagedevice


